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Abstract

Effective biosecurity is necessary to protect nations and their citizens from a variety of
threats, including emerging infectious diseases, agricultural or environmental pests and
pathogens, and illegal wildlife trade. The physical pathways by which these threats are
transported internationally, predominantly shipping and air traffic, have undergone signifi-
cant growth and changes in spatial distributions in recent decades. An understanding of the
specific pathways and donor-traffic hotspots created by this integrated physical transport
network is vital for the development of effective biosecurity strategies into the future. In this
study, we analysed the physical transport network into Australia over the period 1999—
2012. Seaborne and air traffic were weighted to calculate a “weighted cumulative impact”
score for each source region worldwide, each year. High risk source regions, and those
source regions that underwent substantial changes in risk over the study period, were deter-
mined. An overall risk ranking was calculated by integrating across all possible weighting
combinations. The source regions having greatest overall physical connectedness with
Australia were Singapore, which is a global transport hub, and the North Island of New Zea-
land, a close regional trading partner with Australia. Both those regions with large amounts
of traffic across multiple vectors (e.g., Hong Kong), and those with high levels of traffic of
only one type (e.g., Bali, Indonesia with respect to passenger flights), were represented
among high risk source regions. These data provide a baseline model for the transport of
individuals and commodities against which the effectiveness of biosecurity controls may be
assessed, and are a valuable tool in the development of future biosecurity policy.

Introduction

The international transport of people and goods poses significant border security risks: trans-
mission of infectious diseases [1, 2], individuals and commodities associated with transnational
crime or terrorism [3], and threats to food security (agricultural pests or pathogens) or the
environment [2, 4]. Trade, and associated airborne and seaborne traffic occurs on a global
scale, and has increased in volume over recent decades. To effectively assign border security
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effort and manage risks, it is necessary to quantify physical connectedness between regions on
a global scale, to identify transport-risk hotspots and variations over time. As invasion biolo-
gists, we approach border security and physical connectedness with the primary motivation of
enhancing biosecurity protection, and, as such, much of this manuscript will come from this
perspective.

Biological invasions present significant environmental and economic costs when invasive
species become established outside their native geographic ranges [5, 6]. Global growth in
transnational air travel and seaborne trade has played a significant role in increasing the rates
of biological invasions [7], through aiding movement across natural geographic barriers at his-
torically unprecedented rates [8, 9]. Human-mediated physical transport networks facilitate
the introduction of alien species through a variety of pathways and means [10], which we
group into three key categories: (i) intentional transport including trade and illicit smuggling,
(ii) unintentional stowaways, and (iii) accidental transport alongside a commodity. Intentional
transport (including illicit smuggling) of species and their subsequent release or escape contrib-
utes significantly to alien species introduction, e.g., the global pet trade in slider turtles has
resulted in introductions in at least 73 countries worldwide [11]. Unintentional transport of
stowaways has resulted in the introduction of over 500 exotic terrestrial plant and animal spe-
cies globally [7], and rising volumes of ballast discharge associated with shipping traffic has
been identified as the primary driver of marine invasions [12]. The third major pathway is acci-
dental introduction alongside a commodity, e.g., pathogens and insect pests associated with
host plants [7, 13]. The importation of timber products represents an extreme threat to the bio-
security of all forested countries, with historical quarantine data identifying large numbers of
insect pests being detected in the transportation and trade of wood products [14, 15]. Interna-
tional trade in ornamental plants has accounted for the majority of insect invasions in Europe
[16]. Increased pest interception rates have also been related to incoming air traffic volumes
into the United States [17].

The establishment phase of the invasion framework (sensu Blackburn [18]) has been subject
to the most research attention [19]. Many examples exist linking invasion events to particular
pathways, however few studies have considered physical transport connectedness between
regions over multiple pathways [9]. Targeted analyses of sea or air traffic have been performed
independently (e.g., [20-23]), but very few studies have considered both air and seaborne traf-
fic concurrently, and these have been primarily linked to disease vector dispersal (e.g., [24,
25]). Variations in traffic volumes across transport pathways makes combined traffic analysis
complex, but determining common features is necessary for effective comparison between
pathways [9]. Worldwide air passenger traffic has grown by nearly 9% per year since 1960,
greater than twice the rate at which global average GDP has grown. Similar growth has also
occurred in airfreight traffic [26]. Approximately 90% of total world trade, by volume, is car-
ried by sea [27]. In 2012, 9.2 billion tonnes of goods were loaded in ports worldwide, compared
to 8.8 billion tonnes in 2011, again exceeding the rate of global average GDP growth [28].
Given these increasing trends in sea and air traffic volumes, there is a growing need to deter-
mine specific pathways and donor-risk hotspots based on a combination of different forms of
transport, providing vital information for the development of effective biosecurity strategies
into the future.

Here, we use Australia as a case study for the analysis of the physical transport network,
with respect to biosecurity surveillance and planning. Border biosecurity and biosurveillance
schemes in Australia are often considered among the most stringent in the world [29], and an
example of international best practice [30]. Australia is the world’s largest continental island
and is uniquely isolated from land-based biosecurity incursion threats and biological invasions.
Yet, even among widespread conspicuous taxa (e.g., alien vertebrates) new post-border
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incursions have continued to increase in the recent decade [31]. With air and seaborne traffic
into Australia constantly increasing, invasion risk is likely to concomitantly increase, and bio-
security policy, directed towards reducing this risk, is of primary concern [30]. International
passenger traffic into Australia increased by 71.2% between 2004 and 2014 [32]. Shipping traf-
fic into Australia has increased significantly between 1999 and 2012, with the annual number
of vessel arrivals increasing by more than 60%, and the average size of vessels also increasing
[20]. Our findings will directly advance the understanding of the transport stage in the invasion
pathway, and inform Government quarantine planning and prevention strategies to mitigate
future alien species impacts through implementation of a risk-based approach to biosecurity
management [33].

Effective monitoring and risk assessments are key components of biosecurity policy [30].
The individual importance of different transport pathways is likely to vary temporally, spa-
tially, and by context (i.e., across taxa in an invasion context, between different pathogens in an
infectious disease context, etc.), and thus it is important to have a flexible framework for quan-
tifying physical connectedness between regions and identifying transport risk hotspots. In this
study we have developed a framework, and associated online tool, which allows managers and
policy makers to compare risk profiles and identify transport-source hotspots through priori-
tising shipping traffic and air traffic in different ways. We also determine an overall hotspot
ranking for transport source regions into Australia, by integrating over the complete range of
voyage risk weightings, and highlight changes in physical transport patterns over time (and
associated changes in biosecurity risk). This framework provides an assessment of the strength
of physical connectedness between regions. In an invasive species context, we envisage that the
Australian case study will inform risk-based biosecurity processes as mandated in the Austra-
lian Government Biosecurity Act 2015, and assist with cost effective assignment of biosecurity
effort.

Methods

For physical international transport into Australia we obtained (1) shipping data from the Aus-
tralian Government Department of Agriculture (formerly the Department of Agriculture, Fish-
eries and Forestry), and (2) flight information data from OAG Aviation (www.oag.com), over
the time period 1999-2012. These data comprised a total of 142070 voyages by sea and
1042807 flights. Flights were separated into predominantly cargo flights (zero recorded passen-
gers), and passenger flights.

Flight data were available at a level aggregated monthly by flight number, i.e., the dataset
recorded, for each flight number visiting an Australian airport from overseas: each airport vis-
ited during the journey, the number of times that journey occurred within the given month,
and the number of seats available for passengers on these flights. Some flight numbers con-
sisted of only a single journey leg (e.g., Auckland to Melbourne), while others consisted of mul-
tiple stopovers (e.g., London to Sydney via Singapore). Specific dates or times on which these
journeys occurred, or plane histories, were not available.

Shipping data included every vessel that travelled to Australia from overseas during the
study period, and the port they visited most recently before travelling to Australia. Vessel his-
tory prior to the most recent port was not available. A detailed analysis of these shipping data,
including types of vessels, ports visited, changes in traffic patterns over time, and associated
ballast water discharge is available in [20].

Each port and airport listed in the flight and shipping datasets was assigned to a geopolitical
region (state/province/territory within each country) within which it was physically located,
using a global spatially referenced geopolitical database in ArcGIS. Some small countries, e.g.,
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Singapore, did not have suitable sub-national units and thus were aggregated at the country
level. Locations of ports and airports were sourced from Lloyds (www.lloydsmiu.com) and
OAG Aviation (www.oag.com) respectively. The geopolitical database was adapted from the
World Administrative Divisions layer package (ESRI 2012), edited to suit the ISO country
naming conventions.

Traffic volumes into Australia from each geopolitical region over each year of the study
period were aggregated. This included number of ships arriving, number of passenger and
cargo planes arriving, and the number of passengers on those passenger flights.

Weighted risk calculation

We constructed a weighted risk metric, so as to combine transport volumes of different voyage
types (i.e., passenger flights, cargo flights, or ship voyages) into a single metric of the relative
risk each donor region presents. We assume that, in a particular context, the risk presented by
each voyage type may be different, e.g., a particular alien species may be more likely to be trans-
ported successfully by air than by sea, due to the difference in journey duration. We also
assumed these relative risks were consistent across all flights or voyages, and not dependent on
the source or destination location. Each voyage type is assigned a weighting: w,, for passenger
flights, w, for cargo flights and w; for ship arrivals, and we can then use physical transport data
to rank source regions based on their weighted cumulative impact. These individual weightings
Wy, W, and w; encode how much more or less likely one transport type is to be carrying a biose-
curity threat than other transport types. For example, if, on average, we expect a ship to be
three times as likely as a passenger flight to be carrying an alien species, then w, would be three
times w,,. The weightings can in practice be any non-negative value, with the most important
factor being their ratios. For ease of interpretation, in this paper we consider primarily cases
with one weighing set to 1, so that the remaining weightings can be interpreted directly as the
number of times more or less likely vessels of other types are to be carrying cargo of biosecurity
concern (e.g., alien species). A weighting of zero would mean that you do not consider that
pathway to contribute any transport risk in the context in question. The weighted cumulative
impact from a given source region is I: = w,, x #passenger flights + w. x #cargo flights + w; x
#ships.

We present two example scenarios under this framework: (1) with equally weighted voyages
w, = W, = w, = 1, and (2) with cargo voyages, particularly ships, weighted relatively highly
(ws > w. > >w,). These two scenarios correspond to passenger flight, and cargo dominated
risk, respectively.

To determine how variation in weightings resulted in variations in the highest risk regions,
we determined the top 5 regions for each combination of weightings with w, = 1 fixed, and w,
and w, each between 0 and 50 (i.e., w, and w; values at each point of a square grid, with grid
size 0.01). For each of these parameter combinations, we also determined the proportion of
total weighted cumulative impact assigned to these top five source regions, to give an idea of
how ‘top heavy’ the rankings are for a given parameter combination. Weightings for which the
top 5 source regions remained consistent were displayed on a ‘phase-change plot’.

Online tool

An online tool was developed using the ‘Shiny” package [34] in the R statistical programming
environment [35]. Users can choose to view data for transport into Australia in a given year,
and choose weightings for each voyage type (w,, w,, w;). The resulting output is: (1) a map
showing relative risk from each location, (2) a list of the regions providing the most risk, and
(3) a plot indicating how these rankings have changed over time. In the online tool, flights can
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be assessed on last port of call, as with the examples in this manuscript, or proportionally over
each previous stop (by flight number), e.g., a single-code flight travelling from London to Syd-
ney via Singapore was either assigned as from Singapore (last port of call) or equally between
London and Singapore. Ship voyages are only able to be assessed from their last port of call
before travelling to Australia.

The tool can be viewed online at: https://robertcope.shinyapps.io/physical_network, and
downloaded as R code from https://github.com/robert-cope/physical_network/.

Overall hotspot ranking

To determine an overall risk ranking for source regions of traffic into Australia, we integrated
rankings across a broad parameter space. We explored the range of parameter space from w, =
w, = w, = 1, to the smallest weighting for each parameter such that the ranking under that
weighting (with the other weightings set to 1) was the same as if that was the only transport
mode considered (i.e., in mathematical terms, the infimum of the set of weightings for which
this is the case). For example, shipping weighting w, ranged from 1, to the value of w;, for which
the overall ranking (with w,, = w, = 1) was the same as a ranking based entirely on shipping
traffic. The non-uniform parameter ranges were chosen so that the overall ranking assessed the
contributions of each vessel type equally; if the same range was used for each parameter then
passenger flight traffic would dominate as there were many more passenger flights than other
traffic types. The overall score assigned to a source region was I: = w,, x #passenger flights + w,
x #cargo flights + w, x #ships (as defined earlier). We explored all unique ratios of parameter
weightings within the parameter space: one weighting choice was set to be equal to 1, and then
10,000 uniformly chosen combinations of the other two weightings were used, and this was
repeated for each choice of fixed weighting for a total of 30,000 points. For each source region,
we recorded their aggregate ranking value, i.e., the highest risk region scores 1, the second high-
est risk region scores 2, etc., and thus the overall highest risk regions were those with minimal
aggregate ranking value (a hypothetical source region that was highest risk at every point
would have cumulative ranking value of 30,000). We also counted the proportion of parameter
values for which a given source region was one of the top 1, 5, 10 or 50 highest risk source
regions.

Results
Example: w, =w,=ws=1

As a baseline scenario, we considered each voyage type to be weighted equally (i.e., w, = w. =
w, = 1), based on data from 2012. The highest contributing regions were dominated by those
with greatest passenger flight traffic, in particular the North Island of New Zealand, Singapore,
Bali (Indonesia), and Hong Kong (Table 1, Fig 1). Changes in overall ranking between 1999
and 2012 under these weightings were minor. Under this scenario, passenger flight traffic is
overall the most dominant transport type, given that the numbers of passenger flights for high-
traffic regions is much higher than for shipping and cargo flight traffic.

Example: w, = 1,w. =20,ws =50

When cargo flights and vessels were weighted highly, with w,, = 1, w. = 20 and w, = 50, the rela-
tive rankings of regions differed significantly from the previous equal-weightings scenario.
Regions with high levels of traffic for all three types, including Singapore and the North Island
of New Zealand, remained highly ranked (relative to the w, = w. = w; = 1 rankings), but regions
with few flights and very many cargo ships gained higher ranks, such as Shandong (China)
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Table 1. Top 10 source regions of air and shipping traffic into Australia during 2012, based on weighted cumulative impact/: = w, x #passenger
flights + w, x #cargo flights + w; x #ships, with equal weightings on each traffic type: w, =1, w; = 1 and w, = 1. *1999 rank’ denotes the rank held by
the source region when the same analysis was performed on 1999 traffic data, e.g., under this weighting Hong Kong had third highest / with these weightings

in 1999.

Region

New Zealand—North Island
Singapore

Indonesia—Bali

Hong Kong

New Zealand—South Island
Malaysia—Selangor

United States—California
Thailand—Samut Prakan
Fiji—Western

Papua New Guinea—Capital District

doi:10.1371/journal.pone.0148831.t001

passenger flights cargo flights ships weighted cumulative impact (/) 1999 rank
15546 426 537 16509 1
10812 251 1410 12473 2
6600 0 42 6642 4
5296 177 342 5815 3
4762 261 110 5133 5
4317 127 105 4549 6
3106 0 46 3152 7
2821 17 3 2841 8
2608 0 5 2613 9
2193 183 157 2533 11

(Table 2, Fig 2). In some source regions, there had been a marked change in ranking over the
period 1999-2012, with Shandong (China) moving from 70th to 3rd due to an increase in ship-
ping traffic from 27 vessels in 1999 to 737 vessels in 2012, and similarly Jiangsu (China) from
36th to 5th (67 ship voyages in 1999 to 597 in 2012).

Phase changes & overall trend

The threshold values at which the relative importance of locations switches was calculated for
each pair of locations. The top 5 source regions were the source of c. 60% of all weighted cumu-
lative impact when w; was small, but this decreased to c. 30% as w; increased (Fig 3).

For all combinations of weightings, the total weighted cumulative impact into Australia
across all regions increased between 1999 and 2012. The greatest increases were when only pas-
senger flights had non-zero weights (i.e., w, = 1,w. = w, = 0), with an increase of 93% above
1999 levels. Greater proportional increases occurred with increasing ship weightings than with
increasing cargo flight weightings. Although a few individual regions had extremely large
increases in shipping traffic across the study period, these were counterbalanced by the major-
ity of regions having much smaller changes e.g., with w,, = 1,w, = 0,w, = 50, the total weighted
cumulative impact increased by 51% between 1999-2012.

Overall hotspot ranking

We integrated over a range of parameter choices to determine an indication of overall source
region importance. Parameter bounds were chosen to be the minimum value for a given
weighting such that when the other weightings were set to 1, the overall ordering was depen-
dent only on that parameter. The parameter bounds were w;, = 68, w. = 1661, and w; = 700.
30,000 parameter weightings were chosen uniformly such that each trio of parameter ratios
was unique. The aggregate rankings of each region were recorded, along with the proportion of
parameter space in which they were among the top 1, 5, 10, or 50 highest risk regions (Table 4).
The highest risk source regions overall were the North Island of New Zealand and Singapore,
sharing the top overall ranking almost equally across the parameter space. Source regions that
had significant representation of all 3 traffic types ranked highly overall, including Hong Kong,
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Fig 1. Combined air and sea traffic volume into Australia during 2012, as measured by weighted cumulative impact, I: = w, x #passenger flights +
w, x #cargo flights + w; x #ships. In this example each traffic type is weighted equally: w, = 1, w. =1 and w, = 1. Maps created in R 3.1.0 using geographic

data curated in ArcGIS 10.2.
doi:10.1371/journal.pone.0148831.g001
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Table 2. Top 10 source regions of air and shipping traffic into Australia during 2012, based on weighted cumulative impact/: = w, x #passenger
flights + w. x #cargo flights + w; x #ships, with cargo traffic weighted heavily: w, = 1, w, = 20 and w, = 50. ‘1999 rank’ denotes the rank held by the
source region when the same analysis was performed on 1999 traffic data, e.g., under this weighting the Shandong region of China had 70th highest / under

these weightings in 1999.
Region
Singapore_Singapore

New Zealand_North Island
China_Shandong

Taiwan (Province of China)
China_Jiangsu

Hong Kong

Korea (the Republic of)_Jeonranamdo
China_Shanghai
China_Guangdong

New Zealand_South Island

doi:10.1371/journal.pone.0148831.t002

passenger flights

10812
15546

634
5296
1557

1624
4762

cargo flights

251
426

177

104

261

ships
1410
537
737
613
597
342
486
390
278
110

weighted cumulative impact (/) 1999 rank

86332

50916 2
36850 70
31284 3
29850 36
25936 5
24300 16
23137 26
15524 18
15482 6

Table 3. The top 5 source regions for physical connectedness into Australia within each section of

weightings phase-space, with groups corresponding to the labels in Fig 3.

A

New Zealand North Island
Singapore
Indonesia—Bali

Hong Kong

New Zealand South Island
C

New Zealand North Island
Singapore

New Zealand South Island
Hong Kong

PNG National Capital District
E

Singapore

New Zealand North Island
Hong Kong

New Zealand South Island
China—Shanghai

G

Singapore

New Zealand North Island
China—Shandong

Hong Kong

Taiwan

doi:10.1371/journal.pone.0148831.t003

B

New Zealand North Island
Singapore

New Zealand South Island
Hong Kong
Malaysia—Selangor

D

Singapore

New Zealand North Island
Hong Kong
Indonesia—Bali
China—Shandong

F

Singapore

New Zealand North Island
Hong Kong

New Zealand South Island
China—Shandong

H

Singapore

New Zealand North Island
China—Shandong
Taiwan

China—Jiangsu

the South Island of New Zealand, Shanghai (China), Selangor (Malaysia), and the Papua New
Guinea Capital District. Source regions that had very high levels of one particular traffic type,
such as Shandong (China) and Bali (Indonesia), with high levels of shipping and passenger

flights, respectively, were also among the top overall risk hotspots.
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Fig 2. Combined air and sea traffic volume into Australia during 2012, as measured by weighted cumulative impact, I: = w,, x #passenger flights +
w, x #cargo flights + w; x #ships. In this example cargo traffic is weighted heavily: w, = 1, w. = 50 and w, = 20. Maps created in R 3.1.0 using geographic

data curated in ArcGIS 10.2.
doi:10.1371/journal.pone.0148831.9002
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Background colour shows, for a given parameter combination, the proportion of total weighted cumulative impact that originated from the top 5 source
regions in 2012.

doi:10.1371/journal.pone.0148831.9003

Discussion

Border security policy urgently requires common frameworks for interpreting and analyzing
risk-based transport of individuals and commodities [36]. We have developed a framework for
comparing physical connectedness between regions based on weighted aggregates of shipping
and air traffic, and demonstrated this framework by using Australia as a case study.

The framework we have developed is novel for three key reasons. First, it combines traffic
volumes across pathways to provide a single comprehensive measure describing the physical
connectedness between geopolitical regions across multiple pathways. Secondly, it uses variable
weightings for each transport pathway, so that the resulting output for a given weighting is eas-
ily customizable to suit a given situation, and the integrated ranking over all weightings fully
encapsulates physical connectedness between regions without making strong assumptions on
the relative contributions of each traffic type. Finally, it allows the assessment of changes in
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Table 4. Top 20 source regions of air and shipping traffic into Australia in 2012, when rankings were determined by weighted cumulative impact (/:
=w,, x #passenger flights + w, x #cargo flights + w; x #ships) integrated over possible values of w,,, w. and w,. The aggregate ranking is the sum of
all ranking positions for that source region over 30,000 combinations of parameter values, and the proportions of parameter values for which the source
region is part of the top 1, 5, 10, and 50 ports are also shown.

Region

Singapore—Singapore

New Zealand—North Island

Hong Kong

New Zealand—South Island
China—Shanghai

Papua New Guinea—National Capital District
Malaysia—Selangor

Taiwan (Province of China)
China—Guangdong

Japan—Tiba

Republic of Korea—Incheon Gwang’yeogsi
New Caledonia

Indonesia—Bali
China—Shandong

China—Fujian

China—Jiangsu

Republic of Korea—Jeonranamdo
United States—California
Indonesia—Banten

United States—Hawaii

doi:10.1371/journal.pone.0148831.t004

Aggregate ranking Top1 Top5 Top10 Top50 Passenger Flights Cargo Flights Ships
45310 49.47 100 100 100 10812 251 1410
46880 50.53 100 100 100 15546 426 537

132603 0 81283 100 100 5296 177 342
193855 0 65.92 86.74 100 4762 261 110
254062 0 0 88.44 100 1557 104 390
290617 0 14.16 66.07 100 2193 183 157
299939 0 10.39 62.45 100 4317 127 105
403927 0 2943 52.27 100 634 0 613
434398 0 0 13.32 100 1624 0 278
493813 0 0 0.27 100 1415 0 237
602008 0 0 26.12 100 1105 105 62
629114 0 0 0 100 587 0 229
635520 0 29.64 53.33 84.03 6600 0 42
652440 0 41.49 53.99 73.77 0 0 737
706297 0 0 8.75 95.59 0 105 136
731585 0 17.60 46.71 71.89 0 0 597
794900 0 0 31.20 70.53 0 0 486
810192 0 0 21 72.67 3106 0 46
838953 0 0 0 100 881 0 111
902239 0 0 712 81.75 933 104 3

physical connectedness between geopolitical regions over time, which can assist with under-
standing changes in border security risk, and inform effective assignment of border security
effort given these changing conditions.

Quantifying physical connectedness between regions provides useful data for identifying
transport-risk hotspots when presented alone, but may also be effectively combined with other
analyses. For example in an invasion context, if a particular species is of concern, there are a
number of possible complementary approaches: (i) weightings could be chosen to suit the biol-
ogy of the species (e.g., how long it can survive transport; the relevant transport commodities,
etc.); or (ii) regions could be filtered pre- or post-hoc to include only those from which a spe-
cies could be transported. The second approach, however, should be treated with caution, as it
is possible that species may arrive via intermediate locations within which they may not natu-
rally occur. Connectivity could also be combined with measures of environmental similarity to
highlight risk that a transported species could survive in the new location. The flexibility of this
approach means that it may be easily adapted to a range of situations.

The choice of transport mechanism weightings has a significant impact on relative risk
between regions. A number of regions, including most prominently Shandong and Jiangsu
(China), have significant amounts of shipping traffic but very little (or no) air traffic. These
regions would present much higher risk for species capable of surviving the duration of a sea-
borne journey, particularly insects with egg or larval stages [37]. Conversely, there were a few
regions, including Bali (Indonesia) and California (US), with significant amounts of air traffic
but much less seaborne traffic. However, the regions that are likely to be of primary concern
over the broadest range of potential alien species are those with high levels of traffic across all
voyage types. This was demonstrated when rankings were integrated over the full range of
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weighting combinations, and the resulting highest risk regions tend to fit into clear patterns:
the highest risk regions dominated by those with high levels of traffic of all types, including
regions with both key international air hubs and heavy shipping traffic (Singapore, Hong
Kong, Shanghai, Selangor), and regional trade partners (both Islands of New Zealand, PNG
capital district). The remainder of the top 20 source regions (Table 4) consists either of very
high levels of traffic along a single pathway (Passenger flights: Bali, California. Ships: Shan-
dong, Jiangsu, Jeonranamdo), or relatively high traffic levels along two of the three pathways.
We observed that different pathways have been subject to inconsistent increases in traffic vol-
umes over time, with the greatest global increases in volume being in passenger flights. How-
ever, shipping traffic from a number of regions, particularly in China, has increased at a rate
far greater than the overall trend. It is likely that invasion risk for species capable of being trans-
ported by sea from these regions has increased substantially, and as such biosecurity managers
and policy makers should ensure that the distribution of biosecurity effort has changed in line
with these changing physical transport patterns and associated risks.

By considering this physical network purely in terms of flights and shipping, we are
abstracting away from the specific consideration of particular invasion pathways: intentional
transport (including illicit smuggling), unintentional live stowaways, or introduction alongside
a commodity. Each of these pathways is going to have different interactions with physical
transport mechanisms, with factors such as voyage duration, environmental conditions
throughout the voyage, and biosecurity controls each playing an important role. For example,
unintentional stowaways or accidental introduction alongside a commodity are perhaps most
likely to be associated with shipping traffic or cargo flights, given that all passenger flights into
Australia have strict controls to prevent the transport of stowaways such as insects. Intentional
transport, however, appears to be primarily mediated through air transport in Australia, likely
due to the shorter duration of journeys, with many recorded incidences of wildlife smuggling
detected by customs officers at Airports [38].

The two highest risk regions, Singapore and the North Island of New Zealand, provide con-
trasting examples of biosecurity risk. Singapore is a global hub for both air and sea traffic,
being both the world’s busiest port by arrival tonnage [39] and being the 11th highest air pas-
senger traffic country in 2013 (OAG) despite being only a single city with a relatively small
population. In contrast, New Zealand is a regional trade partner with Australia, with similar
agricultural and horticultural industries. A recent example of an alien species intercepted from
New Zealand is the tomato-potato psyllid, intercepted twice between 2009-2012 alongside
fruit, vegetable and nursery stock [40]. The psyllid is associated with Zebra chip disease, first
confirmed in New Zealand in 2008 having previously been detected in the US. While both Sin-
gapore and New Zealand are the source of historically recorded alien species (e.g., [31]), inter-
cepted as illegal imports or stowaways, they do not stand out as the most significant regions,
and in particular New Zealand is the source of relatively few alien interceptions. And more gen-
erally it is important to note that future invasion patterns may not necessarily align with past
invasion patterns. For example, many species established as invasive in Australia and globally
were introduced by acclimatisation societies in the 19th and early 20th centuries [41], a path-
way that no longer exists given changes in social attitudes. However, despite the end of this
practice, vertebrate invasions are ongoing and indeed increasing globally [9, 41].

There are a number of reasons why these regions with high physical connectedness are not
those that present the highest realised invasion risk. Singapore is geographically small and
highly urbanized, as such it is highly unlikely that any alien species transported from Singapore
are native. Cargo entering Australia from Singapore has likely undergone multiple stages of
biosecurity processing prior to entry. Instead, one of the most pertinent biosecurity risks pre-
sented by Singapore is in the global spread of emerging infectious diseases via international air
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passenger traffic, due to the combination of strong connectedness between countries within
south east Asia alongside a multitude of intercontinental connections [42]. In contrast, New
Zealand is relatively geographically remote and is not a global transport hub. Given this, the
greatest biosecurity risks presented by New Zealand are likely the transport of pests or diseases
capable of disrupting agriculture. Any alien species arriving from New Zealand are likely to be
established within New Zealand (alien or native) before subsequent transport to Australia.
However, New Zealand has perhaps the most comprehensive biosecurity policy approach in
the world [30], including an emphasis on pest-free export, and as such the transport of pests or
diseases from New Zealand is much less likely than from countries with less stringent biosecu-
rity controls. This may provide an opportunity for the use of pre-approval or measures directed
towards cost-effective assignment of biosecurity effort.

The approach taken here rests on a number of key assumptions. First, we assumed that the
relative risk of a flight or voyage transporting an alien species was independent of the source or
destination region, or any other factors, and thus that transport risk relates only to the number
of flights or voyages. It is conceivable, and indeed highly likely, that different source regions
could provide differing baseline transport risk profiles, perhaps due to customs regulations
imposed on vessels departing that region, or due to higher or lower availability of alien species
to be transported (either native to the region in question, or due to transport/trade hubs). Fur-
ther, the ability of a transported species to survive at its destination likely depends on environ-
mental conditions, i.e., if conditions are similar between the source and destination. As such,
this framework quantifying physical connectedness between regions should be analysed care-
fully alongside additional models and data relevant to the biosecurity context of interest.

Secondly, ships and flights were generally recorded as originating from their last port of call.
In practice, planes or ships themselves, or the transported passengers or cargo, can commence
their journey at a previous port of call, potentially taking on alien species at each port visited.
In some cases, particularly for air traffic, flights with multiple stops before arriving into Austra-
lia are all covered by a single flight number and as such users of the online tool may consider
these flights as spread over their whole path rather than restricted to the last port of call. But
these data do not cover cases where passengers may have travelled via a host country on flights
that do not share a flight number, or for the initial source of cargo or ships that arrived via an
intermediate destination. When long-term data are available detailing the travel histories of
ships or cargo (e.g., [22]), it might be possible for a future study to investigate in detail the
potential origins of the transport of alien species. However, in this study we restrict our analysis
to direct physical connectedness between regions, a more flexible approach relevant in a range
of biosecurity contexts.

Air traffic and sea traffic have many different characteristics that may contribute to trans-
port risk. One of the clearest differences is in travel time: a journey, e.g., Singapore to Mel-
bourne, that takes less than 8 hours by air may take c. 15 days by sea. A species capable of
surviving 8 hours on a plane but not 15 days on a ship, for example, would thus be more likely
to be introduced by air. This should contribute to the choice of weightings assigned to each
traffic type. However, this does not mean that air traffic is always going to be the highest risk
pathway, as other species may be able to survive a seaborne journey, or be transported along-
side commodities that travel by ship. Weightings should be chosen carefully, taking into
account any factors relevant to the situation.

Finally, since Australia is an island nation, international physical transport network path-
ways are limited to air and sea based transport. If an analysis along these lines was to be consid-
ered elsewhere, it may be necessary to consider land-based dispersal as an additional potential
pathway [7].
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The introduction and establishment of alien species presents significant economic and envi-
ronmental costs worldwide. In this study, we have described a framework to quantify the physi-
cal connectedness between geopolitical regions, with Australia as a case study, based on
weightings that can be chosen to suit pathways of interest. We have highlighted the source
regions with the highest physical connectedness to Australia: the North Island of New Zealand,
and Singapore. These data provide a baseline model for the transport of alien species, and
more broadly of transport of individuals and commodities into Australia and associated biose-
curity risks. We envisage that this framework should be a valuable tool for biosecurity policy-
makers, and provides an example of a approach that could be applied for other networks
worldwide.

Acknowledgments

Thanks to Paula Brown, Christopher Starkey, Duncan Snedden, and Craig Yorston from the
former Department of Agriculture, Fisheries and Forestry for organizing access to and provid-
ing the shipping data.

Author Contributions

Conceived and designed the experiments: PC RC JR. Analyzed the data: RC JR TW. Wrote the
paper: RC TW JR TP PC. Obtained access to flight data: PC. Obtained access to shipping data:
TP.

References

1. Heymann D. The evolving infectious disease threat: implications for national and global security. Jour-
nal of Human Development. 2003; 4(2):191-207. doi: 10.1080/1464988032000087541

2. Lakoff A, Collier SJ, editors. Biosecurity interventions: global health and security in question. New
York: Columbia University Press; 2008.

3. Berdal M, Serrano M, editors. Transnational organized crime and international security: business as
usual. Colorado: Lunne Rienner Publishers, Inc.; 2002.

4. Laura A Meyerson JKR. Bioinvasions, Bioterrorism, and Biosecurity. Frontiers in Ecology and the Envi-
ronment. 2003; 1(6):307-314.

5. Richardson DM, Ricciardi A. Misleading criticisms of invasion science: a field guide. Diversity and Dis-
tributions. 2013; 19:1461-1467. doi: 10.1111/ddi.12150

6. Simberloff D, Martin JL, Genovesi P, Maris V, Wardle DA, Aronson J, et al. Impacts of biological inva-
sions: what's what and the way forward. Trends in Ecology & Evolution. 2013; 28(1):58-66. Available
from: http://www.sciencedirect.com/science/article/pii/S0169534712001747. doi: 10.1016/j.tree.2012.
07.013

7. Hulme PE, Bacher S, Kenis M, Klotz S, Kuhn |, Minchin D, et al. Grasping at the routes of biological
invasions: a framework for integrating pathways into policy. Journal of Applied Ecology. 2008; 45(2):
403—-414. doi: 10.1111/1.1365-2664.2007.01442.x

8. Meyerson LA, Mooney HA. Invasive alien species in an era of globalization. Front Ecol Environ. 2007;
4:199-208.

9. Hulme PE. Trade, transport and trouble: managing invasive species pathways in an era of globaliza-
tion. Journal of Applied Ecology. 2009; 46:10—18. doi: 10.1111/j.1365-2664.2008.01600.x

10. Banks NC, Paini DR, Bayliss KL, Hodda M. The role of global trade and transport network topology in
the human mediated dispersal of alien species. Ecology Letters. 2014; 18:188—199. doi: 10.1111/ele.
12397 PMID: 25529499

11. Garcia-Diaz P, Ross JV, Ayres C, Cassey P. Understanding the biological invasion risk posed by the
global wildlife trade: propagule pressure drives the introduction and establishment of Nearctic turtles.
Global Change Biology. 2015; 21(3):1078-1091. doi: 10.1111/gcb.12790 PMID: 25363272

12. Ruiz GM, Carlton JT, Grosholz ED, Hines AH. Global invasions of marine and estuarine habitats by non-
indigenous species: mechanisms, extent, and consequences. American Zoologist. 1997; 37:621-632.
doi: 10.1093/icb/37.6.621

PLOS ONE | DOI:10.1371/journal.pone.0148831 February 16,2016 14/16


http://dx.doi.org/10.1080/1464988032000087541
http://dx.doi.org/10.1111/ddi.12150
http://www.sciencedirect.com/science/article/pii/S0169534712001747
http://dx.doi.org/10.1016/j.tree.2012.07.013
http://dx.doi.org/10.1016/j.tree.2012.07.013
http://dx.doi.org/10.1111/j.1365-2664.2007.01442.x
http://dx.doi.org/10.1111/j.1365-2664.2008.01600.x
http://dx.doi.org/10.1111/ele.12397
http://dx.doi.org/10.1111/ele.12397
http://www.ncbi.nlm.nih.gov/pubmed/25529499
http://dx.doi.org/10.1111/gcb.12790
http://www.ncbi.nlm.nih.gov/pubmed/25363272
http://dx.doi.org/10.1093/icb/37.6.621

@’PLOS ‘ ONE

Integrative Analysis of the Physical Transport Network into Australia

13.

14.

15.

16.

17.

18.

19.

20.

21,

22,

23.

24.

25.

26.

27.

28.

29.

30.

31.

32.

33.

34.

35.
36.

37.

Pysek P, Jaro$ik V, Pergl J. Alien Plants Introduced by Different Pathways Differ in Invasion Success:
Unintentional Introductions as a Threat to Natural Areas. PLoS ONE. 2011 09; 6(9):e24890. doi: 10.
1371/journal.pone.0024890 PMID: 21949778

Brockerhoff EG, Bain J, Kimberley M, Knizek M. Interception frequency of exotic bark and ambrosia
beetles (Coleoptera: Scolytinae) and relationships with establishment in New Zealand and worldwide.
Canadian Journal of Forest Research. 2006; 36:289—-298. doi: 10.1139/x05-250

Haack RA. Exotic bark-and wood-boring Coleoptera in the United States: recent establishments and
interceptions. Canadian Journal of Forest Research. 2006; 36:269-288. doi: 10.1139/x05-249

Kenis M, Rabitsch W, Auger-Rozenberg MA, Roques A. How can alien species inventories and inter-
ception data help us prevent insect invasions? Bull Entomol Res. 2007; 97:489-502. PMID: 17916267

Leibhold AM, Work TT, McCullough DG, Cavey JF. Airline baggage as a pathway for alien insect spe-
cies invading the United States. American Entomologist. 2006;p. 48—54. doi: 10.1093/ae/52.1.48

Blackburn TM, Pysek P, Bacher S, Carlton JT, Duncan RP, Jarosik V, et al. A proposed unified frame-
work for biological invasions. Trends in Ecology & Evolution. 2011; 26:333—-339. doi: 10.1016/j.tree.
2011.03.023

Puth LM, Post DM. Studying invasion: have we missed the boat? Ecology Letters. 2005; 8:715-721.
doi: 10.1111/j.1461-0248.2005.00774.x

Cope RC, Prowse TAA, Ross JV, Wittmann TA, Cassey P. Temporal modelling of ballast water dis-
charge and ship-mediated invasion risk to Australia. Royal Society Open Science. 2015; 2:150039. doi:
10.1098/rs0s.150039 PMID: 26064643

Kaluza P, Kolzsch A, Gastner MT, Blasius B. The complex network of global cargo ship movements. J
R Soc Interface. 2010; 7:1093-1103. doi: 10.1098/rsif.2009.0495 PMID: 20086053

Seebens H, Gastner MT, Blasius B. The risk of marine bioinvasion caused by global shipping. Ecology
Letters. 2013; 16:782—790. doi: 10.1111/ele.12111 PMID: 23611311

Tatem AJ. The worldwide airline network and the dispersal of exotic species: 2007—2010. Ecography.
2009; 32(1):94—-102. doi: 10.1111/1.1600-0587.2008.05588.x PMID: 20300170

Tatem AJ, Rogers DJ, Hay SI. Global Transport Networks and Infectious Disease Spread. In: Simon |
Hay AG, Rogers DJ, editors. Global Mapping of Infectious Diseases: Methods, Examples and Emerg-
ing Applications. vol. 62 of Advances in Parasitology. Academic Press; 2006. p. 293-343. Available
from: http://www.sciencedirect.com/science/article/pii/S0065308X0562009X.

Tatem AJ, Hay SI, Rogers DJ. Global traffic and disease vector dispersal. Proceedings of the National
Academy of Sciences. 2006; 103(16):6242—-6247. Available from: http://www.pnas.org/content/103/16/
6242.abstract. doi: 10.1073/pnas.0508391103

Upham P, Thomas C, Gillingwater D, Raper D. Environmental capacity and airport operations: current
issues and future prospects. Journal of Air Transport Management. 2003; 9:145—-151. doi: 10.1016/
S0969-6997(02)00078-9

International Maritime Organization. ’International shipping facts and figures. Information resources on
trade, safety, security, environment. London, UK.: IMO; 2012.

United Nations. Review of maritime transport. In: United Nations Conference on Trade and Develop-
ment (UNCTAD); 2013.

Wilson D, Weber L. Surveillance, risk and preemption on the Australian border. Surveillance & Society.
2002; 5:124-141.

Meyerson LA, Reaser JK. Biosecurity: Moving toward a Comprehensive Approach. BioScience. 2002;
52(7):593-600. Available from: http://bioscience.oxfordjournals.org/content/52/7/593.short. doi: 10.
1641/0006-3568(2002)052%5B0593:BMTACA%5D2.0.CO;2

Henderson W, Bomford M, Cassey P. Managing the risk of exotic vertebrate incursions in Australia.
Wildlife Research. 2011; 38:501-508. doi: 10.1071/WR11089

Bureau of Infrastructure Transport and Regional Economics. International Airline Activity—Time Series
(data). Canberra: BITRE; 2014.

Beale R, Fairbrother J, Inglis A, Trebeck D. One Biosecurity: a working partnership. Commonwealth of
Australia; 2008.

RStudio, Inc. shiny: Web Application Framework for R; 2014. R package version 0.10.2.1. Available
from: http://CRAN.R-project.org/package=shiny.

R Core Team. R: A Language and Environment for Statistical Computing. Vienna, Austria; 2014.

Hulme PE. Invasion pathways at a crossroad: policy & research challenges for managing alien species
introductions. Journal of Applied Ecology. 2015;p. doi: 10.1111/1365-2664.12470

Brockerhoff EG, Liebhold AM, Jactel H. The ecology of forest insect invasions and advances in their
management. Canadian Journal of Forest Research. 2006; 36:263—268. doi: 10.1139/x06-013

PLOS ONE | DOI:10.1371/journal.pone.0148831

February 16,2016 15/16


http://dx.doi.org/10.1371/journal.pone.0024890
http://dx.doi.org/10.1371/journal.pone.0024890
http://www.ncbi.nlm.nih.gov/pubmed/21949778
http://dx.doi.org/10.1139/x05-250
http://dx.doi.org/10.1139/x05-249
http://www.ncbi.nlm.nih.gov/pubmed/17916267
http://dx.doi.org/10.1093/ae/52.1.48
http://dx.doi.org/10.1016/j.tree.2011.03.023
http://dx.doi.org/10.1016/j.tree.2011.03.023
http://dx.doi.org/10.1111/j.1461-0248.2005.00774.x
http://dx.doi.org/10.1098/rsos.150039
http://www.ncbi.nlm.nih.gov/pubmed/26064643
http://dx.doi.org/10.1098/rsif.2009.0495
http://www.ncbi.nlm.nih.gov/pubmed/20086053
http://dx.doi.org/10.1111/ele.12111
http://www.ncbi.nlm.nih.gov/pubmed/23611311
http://dx.doi.org/10.1111/j.1600-0587.2008.05588.x
http://www.ncbi.nlm.nih.gov/pubmed/20300170
http://www.sciencedirect.com/science/article/pii/S0065308X0562009X
http://www.pnas.org/content/103/16/6242.abstract
http://www.pnas.org/content/103/16/6242.abstract
http://dx.doi.org/10.1073/pnas.0508391103
http://dx.doi.org/10.1016/S0969-6997(02)00078-9
http://dx.doi.org/10.1016/S0969-6997(02)00078-9
http://bioscience.oxfordjournals.org/content/52/7/593.short
http://dx.doi.org/10.1641/0006-3568(2002)052%5B0593:BMTACA%5D2.0.CO;2
http://dx.doi.org/10.1641/0006-3568(2002)052%5B0593:BMTACA%5D2.0.CO;2
http://dx.doi.org/10.1071/WR11089
http://CRAN.R-project.org/package�=�shiny
http://dx.doi.org/10.1111/1365-2664.12470
http://dx.doi.org/10.1139/x06-013

el e
@ ' PLOS ‘ ONE Integrative Analysis of the Physical Transport Network into Australia

38. Alacs E, Georges A. Wildlife across our borders: a review of the illegal trade in Australia. Australian
Journal of Forensic Sciences. 2008; 2:147-160. doi: 10.1080/00450610802491382

39. Maritime & Port Authority of Singapore. Annual Report. Singapore: MPA; 2014.

40. Department of Agriculture Fisheries and Forestry Biosecurity. Draft report for the review of import condi-
tions for fresh potatoes for processessing from New Zealand. Canberra: DAFF; 2012.

41. Blackburn TM, Dyer E, Su S, Cassey P. Long after the event, or four things we (should) know about
bird invasions. Journal of Ornithology. 2015;p. 1-11.

42. Coker RJ, Hunter BM, Rudge JW, Liverani M, Hanvoravangchai P. Emerging infectious diseases in
southeast Asia: regional challenges to control. Lancet. 2011; 377:599-609. doi: 10.1016/S0140-6736
(10)62004-1 PMID: 21269678

PLOS ONE | DOI:10.1371/journal.pone.0148831 February 16,2016 16/16


http://dx.doi.org/10.1080/00450610802491382
http://dx.doi.org/10.1016/S0140-6736(10)62004-1
http://dx.doi.org/10.1016/S0140-6736(10)62004-1
http://www.ncbi.nlm.nih.gov/pubmed/21269678

